Relative seismic velocity variations correlate with deformation at Kīlauea volcano, Hawai'i by Donaldson, Clare et al.
SC I ENCE ADVANCES | R E S EARCH ART I C L ESE I SMOLOGY1Bullard Laboratories, Department of Earth Sciences, University of Cambridge,
Madingley Road, Cambridge CB3 0EZ, UK. 2U.S. Geological Survey, Cascades
Volcano Observatory, Vancouver, WA 98661, USA.
*Corresponding author. Email: cgd27@cam.ac.uk
†Present address: Department of Geosciences, Environment and Society, Univer-
sité Libre de Bruxelles, Brussels, Belgium.
Donaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017Copyright © 2017
The Authors, some
rights reserved;
exclusive licensee
American Association
for the Advancement
of Science. No claim to
original U.S. Government
Works. Distributed
under a Creative
Commons Attribution
License 4.0 (CC BY).D
ow
nloaded fromRelative seismic velocity variations correlate with
deformation at Kīlauea volcano
Clare Donaldson,1* Corentin Caudron,1† Robert G. Green,1 Weston A. Thelen,2 Robert S. White1
Seismic noise interferometry allows the continuous and real-time measurement of relative seismic velocity through a
volcanic edifice. Because seismic velocity is sensitive to the pressurization state of the system, this method is an
exciting new monitoring tool at active volcanoes. Despite the potential of this tool, no studies have yet comprehen-
sively compared velocity to other geophysical observables on a short-term time scale at a volcano over a significant
length of time. We use volcanic tremor (~0.3 to 1.0 Hz) at Kīlauea as a passive source for interferometry to measure
relative velocity changes with time. By cross-correlating the vertical component of day-long seismic records between
~230 station pairs, we extract coherent and temporally consistent codawave signals with time lags of up to 120 s. Our
resulting time series of relative velocity shows a remarkable correlation between relative velocity and the radial tilt
record measured at Kīlauea summit, consistently correlating on a time scale of days to weeks for almost the entire
study period (June 2011 to November 2015). As the summit continually deforms in deflation-inflation events, the
velocity decreases and increases, respectively. Modeling of strain at Kīlauea suggests that, during inflation of the
shallow magma reservoir (1 to 2 km below the surface), most of the edifice is dominated by compression—hence
closing cracks and producing faster velocities—and vice versa. The excellent correlation between relative velocity
and deformation in this study provides an opportunity to understand better the mechanisms causing seismic ve-
locity changes at volcanoes, and therefore realize the potential of passive interferometry as a monitoring tool.http
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Seismic noise interferometry as a monitoring tool
Measurement of seismic velocity by passive interferometry using seis-
mic noise is a promisingmonitoring tool at volcanoes (1, 2), potentially
being sensitive to magma pressurization and redistribution of melt
within a subsurface plumbing system. The continuous nature of seis-
mic noise provides better temporal resolution than earthquake inter-
ferometry and means that the technique is not dependent on the
occurrence and location of seismicity. Furthermore, some authors
(1) have postulated that ambient noise may be sensitive to changes
at depth that do not deform the volcano surface and hence may be
missed bymeasurements from interferometric synthetic aperture radar
(InSAR), Global Positioning System (GPS), and tiltmeters.Monitoring
successes include detection of precursory eruptive signals of relative
velocity at Piton de la Fournaise (1, 3) and mapping of pressurized
volcanic fluids in Japan (4). Detection of signals due to short-term
(months to hours) changes in magma pressurization or transport
before eruptions is an exciting result. However, these short-term veloc-
ity changes have often been seemingly unrelated to other observables at
volcanoes during intereruptive periods and over long periods of time
(years). In particular, surface deformation—a traditional indicator of
volcanopressurization—has not yet been found to correlate consistently
with seismic velocity, except for long-term changes that occur over
many years (5). This lack of definitive correlation has limited our
understanding of the mechanisms causing the velocity changes of the
shallow subsurface. Kīlauea is an extremely well-monitored volcano
with continuous summit activity since 2008 and clear, repetitive defor-
mation transients. This feature provides an excellent opportunity to
compare measurements of deformation to seismic velocity changesand to test the possibility of noise interferometry as a monitoring tool.
We studied relative velocity variations in the subsurface at Kīlauea vol-
cano over the period of June 2011 to November 2015 using seismic
noise interferometry with volcanic tremor as the passive noise source.
Over this 4-year period, we find a remarkably consistent correlation of
relative velocity and deformation on time scales of days to weeks.
Kīlauea volcano
An eruptive vent has existed at Kīlauea summit (Fig. 1) in the southeast
corner of Halema’uma’u caldera since it opened in March 2008 (6).
The summit plumbing system is thought to consist of a shallowmagma
reservoir located on the east side of Halema’uma’u caldera at 1- to
2-km depth below the surface [the Halema’uma’u reservoir (HMMR)]
and a larger, deeper reservoir at 3- to 5-km depth below the southern
side of Kīlauea caldera (7). This magmatic system is linked to the East
Rift Zone—in which Puʻu ʻŌʻō vent, 20 km from the summit, has been
erupting since 1983—and the Southwest Rift Zone.
Deformation at Kīlauea is the result of both long- and short-term
processes. Longer-term deformation includes contributions from vol-
canic and tectonic sources, such as pressurization of the summit mag-
ma system and seaward motion of Kīlauea’s south flank. Deformation
at Kīlauea’s summit on the time scale of hours to days is dominated by
transient deflation-inflation (DI) events (8). They are measured to
varying degrees by InSAR, tiltmeters, GPS, and strainmeters and are
strongly correlated with changes in surface height of the summit lava
lake (8–10). Inversemodeling ofDI events shows that the deformation
is generated by pressure transients in the HMMR, located beneath the
eastern margin of Halema’uma’u caldera (8).
Seismic noise interferometry and volcanic tremor
Cross-correlation of the diffuse noise wave field measured at a pair of
stations extracts coherent seismic energy arriving at both stations.
Small perturbations to the arrival times of the phases in noise cross-
correlation functions (NCFs) can then be measured to construct a
temporal variation of the seismic velocity relative to a reference1 of 11
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 function (dv/v) (11). dv/v is usually estimated in the coda of the NCFs,
a technique originally used in earthquake coda interferometry (12), as
these signals have undergone significant scattering and so have sampled
longer, denser paths within themedium of interest. This means that the
coda is more sensitive to changes within that medium and so is less
affected by spatial and temporal fluctuations of the noise source (3).
Most commonly, the noise sources used for ambient noise
interferometry—as well as ambient noise tomography, which is an im-
agingmethod—are the highly energetic oceanicmicroseisms at periods
of ~7 s (0.14Hz) and 15 s (0.07Hz). In those cases, the NCF for a given
pair represents the seismic signal observed at one station as if there had
been an impulsive source excitation at the other and vice versa. For a
perfectly diffuse noise field, the NCF converges to a so-called Green’s
function (13). For imaging studies, NCFs typically resemble surface
waves that can be measured for absolute phase and group velocities
between station pairs. However, an NCF with a clear surface wave is
not a necessary requirement for passive monitoring of relative velocity
changes (14–16). Rather, only a stable background noise structure,
which repeatedly samples themedium in the samemanner, is required.
Then, stable NCFs with time can be constructed, and dv/v is measured
from the very small changes within them.
In contrast, our approach makes use of a highly energetic volcanic
tremor source (we filter between 0.33 and 1.0 Hz). We show that the
volcanic tremor source is stable through time, and NCFs withDonaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017consistent coda arrivals can be constructed. A previous study identi-
fied this tremor source at Kīlauea and showed how the tremor con-
taminates the attempt to reconstruct an interstation Green’s function
(17). Our work reveals that the scattered NCF from the tremor source
can be used to great effect tomeasure dv/v. Instead of anNCF represent-
ing energy that travels from one station to the other in a pair, we regard
the NCF signal to represent consistent differential arrival times for
phases traveling from the tremor source to each station of a pair (see
Materials and Methods).
The volcanic tremor source used in this study can be seen above
~0.3 Hz in the amplitude spectrogram for station Uwekahuna Vault
(UWE) shown in Fig. 2C. This tremor, brightest at ~0.5 Hz, is associated
with degassing and spattering of the lava lake surface (10, 18–21).
The lava lake is described as undergoing normal behavior during
periods of spattering (Fig. 2A), associated with higher tremor ampli-
tudes (Fig. 2, C to E) and gas emissions (10, 21). During a nonspatter-
ing regime (Fig. 2B), tremor and gas emissions greatly decrease, and
the level of the lake rises (Fig. 2F). Nonspattering phases typically
last ~2 hours during the period of this study (21). This episodic
behavior associated with the rise and fall of the lava lake surface
(“gas pistoning”) results from gas bubbles accumulating near the
top of the lake, followed by more efficient decoupling of gas from
the lake (21). The tremor over the entire period of study can be
seen in the amplitude spectrogram shown in Fig. 3A.−155.30 −155.25
19.40
19.45
3 km
19.5
19.4
19.3
−155.4 −155.3 −155.2 −155.1
10 km
E Rift Zone
SW
Ri
ft
Zo
ne
Halema’uma’u
caldera
K lauea caldera
Eruptive vent
UWE
RIMD
PAUD
KWL
MLS
Fig. 1. Maps of Kīlauea volcano. Seismic stations are shown as red triangles, and strainmeters are shown as black diamonds. Seismic stations enclosed in the red circle,
centered on the eruptive vent, are used to average dv/v. Seismic instrumentation details are given in Materials and Methods. Tilt data in this study are from a tiltmeter
located at UWE (zoomed-in map). The lava lake in the eruptive vent is located within Halema’uma’u caldera, which is itself located within the larger Kīlauea caldera. PAUD,
Pauahi, Hawaii Digital; RIMD, Caldera Rim, Hawaii Digital; KWL, Keller Well; MLS, Mauna Loa Strip Road.2 of 11
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 RESULTS
Stability of tremor source
Volcanic tremor can be seen above ~0.3 Hz in Fig. 3A, as well as the
oceanic secondarymicroseism at ~0.1 to 0.3Hz, displaying typical sea-Donaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017sonal variation. Figure 3B demonstrates the ability to extract
consistent NCFs with coherent coda arrivals in the frequency band
(0.33 to 1.0 Hz) for almost the entire period of study. Coherent energy
is seen in the coda of the NCF at negative lag times up to 120 s.Fig. 2. Volcanic tremor due to spatter. The lava lake fluctuates between spattering (white) and nonspattering regimes (gray). (A) Visible spatter source at the lake
surface. (B) No spattering visible. (C) UWE amplitude spectrogram, low-pass–filtered at 10 Hz. The tremor associated with spatter has greatest amplitude just above 0.5 Hz.
(D) Real-time seismic amplitude measurement (RSAM) at station UWE calculated by bandpass filtering between 0.33 and 5.0 Hz and then averaging seismic amplitude
in 1-min intervals. (E) UWE seismic trace, bandpass-filtered between 0.33 and 5.0 Hz. (F) Lava lake elevation, generally observed to be a few meters higher during
nonspattering compared to spattering regimes. (A), (B), and (F) reproduced with permission from Patrick et al. (21). GMT, Greenwich mean time.3 of 11
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 We use the differential arrival time of the direct ballistic wave
(first arrival in the NCF) to estimate the location of the tremor
source in two-dimensional space and to investigate how stable this
location is through time (17). Figure 4 shows that the most likely
location of the noise source is in Halema’uma’u caldera at the closest
grid point to the lava lake (small red square). We performed a
jackknife test to investigate the effects of the network configuration
on this location and to give an estimate of the error. The best source
location was calculated 1000 times from the reference functions for
randomly chosen network configurations using half the number of
stations. More than 90% of results locate in the larger red square in
Fig. 4 (approximately 1 km across). The robust estimate of location
at or below Halema’uma’u caldera agrees with our suggestion that
the source of tremor is spattering in the lava lake. The location
has also been calculated from overlapping 10-day moving window
stacks through the whole time period (June 2011 to November
2015) and is always found within the region of error (larger red
square) in Fig. 4. This shows that the tremor source location is stable
and validates the continuous use of this noise source. Source effects
on our measurement of dv/v are still an important consideration, so
we further examine this in Discussion.Donaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017Correlation between dv/v and radial tilt on the time scale of
days to weeks
A network-averaged relative velocity variation is found by taking the
median dv/v of the pairs of the 22 closest stations from the eruptive
vent (circled in Fig. 1; 231 pairs) and by stacking over 3-day moving
windows. A linear trend from the raw dv/v time series in Fig. 5A
(blue curve) is removed to estimate the short-term velocity variations
shown in Fig. 5B.
Radial ground tilt, as recorded at site UWE (Fig. 5, gray curves),
and the level of the lava lake both change in response to pressur-
ization of the HMMR (8–10). An increase in UWE radial tilt
corresponds to an inflation of Kīlauea summit and a rise in the level
of the lava lake. We choose to study radial tilt here because tiltmeters
offer better sensitivity and temporal resolution during DI events in
comparison to other instrumentations (for example, GPS) at Kīlauea
(8). The short-term variations in radial tilt have also been estimated
by removing a linear trend from the raw time series (Fig. 5A).
A breakout eruption at Puʻu ʻŌʻō (episode 60), as highlighted in
Fig. 5, began on 3 August 2011 and Pu‘u ‘Ō‘ō drained and then re-
filled. A marked reduction and recovery of radial tilt at Kīlauea sum-
mit are also seen in dv/v (Fig. 5C). Figure 5 (D and E) shows large DIFig. 3. Stability of the noise source location. (A) Amplitude spectrogram for seismometer UWE (see Fig. 1 for location). Amplitude spectrograms are calculated in
10-min windows after decimating and low-pass filtering at 4 Hz. The median value is used for each day. The frequency band used in this study is bounded by
black lines. White bands are data gaps. (B) NCFs stacked over 3-day moving windows for station pair PAUD-RIMD (see Fig. 1 for locations). The white band is a
data gap.4 of 11
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 events as seen in the radial tilt and tracked by dv/v. dv/v also simul-
taneously dropsduring an “anomalous deflation event” in earlyMay2014
(Fig. 5F), as described by the Hawaiian Volcano Observatory (22). At
this time, deflation wasmeasured by tiltmeters at greater distances than
for normal DI events, and seismicity was elevated in the summit region.
In April 2015, the lava lake overflowed onto Halema’uma’u caldera
floor. dv/v increased as Kīlauea inflated before the event but rapidly
dropped when the lava lake overflowed and then never recovered to
previous values (Fig. 5G).
The time series of radial tilt and dv/v are positively correlated in the
short term (Fig. 5B). An increase in radial tilt (inflation) usually occurs
simultaneously with an increase in dv/v (faster velocity) and vice versa.
The gray-green bar in Fig. 5B shows the correlation coefficient between
radial tilt and dv/v in 30-day-long moving windows, overlapping by
6 days. The coefficients are dominated by positive (green) values. A
period that has a particularly clear positive correlation is shown in
Fig. 6A. Many large V-shaped DI events can be seen in the radial tilt
record, which are closely tracked by dv/v. In Fig. 6B, we show that the
overlapping 30-day window correlation coefficients in Fig. 5B are
skewed toward positive values, confirming the consistent positive
correlation between radial tilt and dv/v. This correlation appears
to end after the lava lake overflows in 2015.
Correlation between dv/v and radial tilt on the time scale
of years
The long-term variations in both radial tilt and dv/v can be seen in
the raw time series (Fig. 5A). Radial tilt increases steadily in the long
term from 2011 to 2015, suggesting overall inflation of the summit,
whereas dv/v decreases. Vertical displacement measured by GPS at
the summit also measures a long-term inflation (23). These raw
time series of radial tilt and dv/v are anticorrelated over the 4-year
period, with a cross-correlation coefficient of −0.73 at zero lag be-
tween them.Donaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017Sensitivity of noise cross-correlation functions to changes in
the medium
NCFs are sensitive to changes in both dv/v and the structure of the
medium. The coherence (correlation coefficient) between the NCFs
and the reference NCFs (Fig. 5H) can indicate whether the wave-
form has fundamentally changed, for example, because of a struc-
tural change in the medium (3). Coherence remains above 0.9 for
almost the entire study period but drops temporarily during the
breakout eruption at Puʻu ʻŌʻō in August 2011. During the overflow
of the lava lake in April/May 2015, the coherence drops and does not
recover to the same preceding value. This suggests that the complex
NCFs containing many scattered phases have changed subtly be-
cause of a permanent change to the scatterers and reflectors in the
edifice structure, presumably related to the addition of a layer of lava
at the free surface. Therefore, dv/v and radial tilt may no longer cor-
relate at this time because the reference NCF being used is not rep-
resentative of the medium. The error in dv/v also permanently
increases after the overflow. The decrease in coherence in February
2012 is roughly synchronous with a weakening of amplitude of the
source, visible in Fig. 3 (A and B).DISCUSSION
We have shown a correlation between the time series of dv/v using
noise interferometry and of surface deformation at a volcano. On the
time scale of days to weeks, radial tilt and dv/v are positively
correlated. We believe that this is the first time a correlation between
dv/v and deformation has been found at this time scale consistently
over a period of several years. In contrast, on the scale of years, radial
tilt and dv/v are anticorrelated. Radial tilt at UWE is strongly
correlated with the level of the lava lake (9), demonstrating a clear
link between the magmatic system at Kīlauea and the summit defor-
mation. During DI events, as the level of the lava lake rises, UWE
radial tilt increases (and vice versa), resulting from pressure changes
in the HMMR (8).
We propose that the changes in magma pressurization asso-
ciated with the continual deflations and inflations of the summit
also cause the changes in dv/v. When the magma pressurization
increases, compression closes up cracks in the surrounding rock,
and the elastic modulus and seismic velocity of the medium
increase (24).
Several existing studies have also attributed seismic velocity
changes to magma pressurization but have found the opposite trend,
that is, seismic velocity decreases as a volcano inflates (1, 3, 25).
Precursory seismic velocity drops were measured before several
eruptions at Piton de la Fournaise volcano (1, 3). Brenguier et al.
(1) attributed this to an increase in magma pressurization causing
dilatation and an opening of fractures at the edifice surface. Pro-
cesses of pressurization due to heated and vaporized hydrothermal
water have also been used to explain these short-term signals (26, 27).
At Merapi volcano in Indonesia, both increases and decreases in seis-
mic velocity were measured during the same deformation events (28).
The authors suggest that, because of topography and heterogeneity of
Merapi volcano, both tensional and compressional stresses occur at
different locations on the edifice. Similarly, for a deflation event at
Miyakejima volcano, both velocity increases and decreases were de-
tected (29). Velocity increases were attributed to deflation of two pres-
sure sources, and velocity decreases were attributed to dilatation
because of caldera collapse. Increases in seismic velocity were measuredFig. 4. Tremor source location. See text for methodology. The most likely source
location is shown by the small red square, which is also the closest grid point to the
lava lake. The larger red square shows the results of a jackknife test: Of 1000 best
locations, calculated with only half of the network (randomly chosen), 90% fall in
this box.5 of 11
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 during inflation of a volcano, as seen in this study, at Merapi volcano
before eruptions in 1992 (30) and 1998 (31). However, it has been sug-
gested that these could be partly or entirely due to seasonal changes in
groundwater level (28).
We suggest a model based on strain theory at volcanoes to recon-
cile some of these observations (Fig. 7). The pattern of deformationDonaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017at a volcano due to a deforming source greatly depends on the depth
of that source; a deeper source results in a greater region in the shal-
low subsurface undergoing extension. We assume that a change in
velocity is proportional to a change in strain (29, 32–34). For a point
pressure source at depth d, the sign of the strain field changes at a
distance r = d√2 at the surface of the elastic half-space (that is,H
DC
B
A
E F G
Fig. 5. Results of dv/v and its relationship with radial tilt. (A) Raw relative velocity variations, dv/v (blue). Light blue shading indicates the error in the measurement,
calculated from the linear regression of dt against t. Raw radial tilt measured at UWE (gray). The radial component of tilt is calculated with respect to the eruptive vent in
Halema’uma’u caldera. (B) Short-term dv/v and radial tilt, estimated by linearly detrending the raw series. The gray-green bar shows the correlation coefficient between
dv/v and radial tilt in 30-day moving windows with an overlap of 6 days. Times highlighted in yellow correspond to (from left to right) a breakout eruption at Puʻu ʻŌʻō
(episode 60), a large deflation and an “anomalous” deflation event (see text), and an overflow of the lava lake onto Halema’uma’u caldera floor. (C to G) Enlargements of
time periods in (B). (E) is a large DI event. (H) Coherence (correlation coefficient) between current 3-day moving window NCF and reference NCF.6 of 11
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 neglecting topography) (35). When a pressure source is inflating, an
area directly above the source undergoes extensional strain, whereas
the surrounding area undergoes compressional strain. The deeper
the source, the larger the area of extension. At depth, volumetric
strain is extensional above and below the source and compressional
at the sides (Fig. 7, C and E). We suggest that many results that de-
tect a decrease in dv/v as a volcano inflates are dominated by the
extensional strain and the associated opening of pores and cracks.
The pressure source at Kīlauea, which is assumed to be the HMMR
(8), is relatively shallow. Estimates of the depth include ~1 km (36),
1.6 km (37), and 1 to 2 km (7). There are two borehole strainmeters
at Kīlauea: MLS, 11 km northwest of the summit vent; and KWL
(now offline), 1.5 km south of the vent (Fig. 1). According to Anderson
et al. (8), MLS detects larger DI deflations as extensional strain and
inflations as contractional strain. Unfortunately, KWL did not
accurately record strain amplitude, although the sign was probably
correct (8). KWL also recorded contraction during inflation and vice
versa. The sign of strain from both these instruments agrees with the
measured sign of dv/v, that is, when the strainmeters measure con-
traction, dv/v increases. Assuming that the HMMR is reasonably approxi-
mated by a point source and the sign of KWL is correct, a maximum
constraint on the depth of the HMMR is just over 1 km; this is
the depth that we use in the rest of this discussion. Using this simple
strain model, the radius of the area of extensional strain is approxi-
mately 1.4 km, so a large part of Kīlauea summit undergoes contrac-
tion (Fig. 7, A and C). We have calculated depth sensitivity kernels for
Rayleigh waves for our frequency band using 1D velocity models
(Fig. 7, D and F) (38, 39). Because the surface waves at Kīlauea
are likely to be most sensitive at ~0.5 to 1.5 km below the surface,
even in the region of extension at the surface, the NCFs are still likely
to be sensitive to contraction at depth (see Fig. 7, C and D). It is this
field of contraction during inflations (and vice versa) that we believe
dominates our measurement of dv/v.
Our theory can also be compared to an existing study at Piton
de la Fournaise volcano. Obermann et al. (3) used a least-squares
inversion to map dv/v in space for an inflation before an eruption.
In addition to a central area of velocity decrease (during inflation
before an eruption), the authors also measure a velocity increase at
a greater distance from the summit. For a deformation source atDonaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017~2.6-km depth below the surface (40), we would expect the inner
region of extension and hence velocity decrease to be over 7.4 km
in diameter. This is slightly smaller than the radius at which the
velocity changes from a decrease to an increase (3), but is in reason-
able agreement considering that this estimate assumes a deforming
point source and neglects topography. These results suggest that
our simple model based on strain theory could be a good starting
point for understanding velocity changes at volcanoes. This gains
support from our demonstration that deformation caused by
magma pressurization controls dv/v, with such an excellent corre-
lation between the two geophysical observables. Measured values of
dv/v are consistent with expected values as estimated from pub-
lished strain data at MLS, which are described further in the Sup-
plementary Materials and following the method of Hotovec-Ellis et al.
(32, 33).
To interpret changes in themeasured dv/v, we assume that they are
dominated by changes in the medium rather than by source effects.
Coda waves result from multiple scattering of seismic waves in a het-
erogeneous medium. Because coda waves propagate much further
than direct waves, they are more sensitive to changes in the medium
and less sensitive to changes in the noise source (3). Nevertheless, it is
worth further investigating the idea that changes in the elevation of the
tremor source are affecting our measurement of dv/v, because the sur-
face of the lava lake—where the spatter occurs—is inherently linked to
the inflation and radial tilt of the summit.
We suggest that dv/v is a real measurement of velocity in this
study and is not controlled by vertical motion of the tremor source
for the following further reasons. First, we believe that the NCFs are
dominated by surface waves because we measure greatest amplitudes
in the NCFs at time lags corresponding to arrivals traveling at 1 km/s
from the tremor location. Many existing studies assume that the
wave field originating from the oceanic microseisms is dominated
by surface waves (1, 41). However, a wave field resulting from tremor
associated with a spattering lava lake is less well understood.
Nevertheless, the phases will be of very long wavelengths (~1 to
9 km) at these frequencies. Because depth changes of the lava lake
are, at most, 50 m for the largest DI events (8), this vertical move-
ment is unlikely to affect the NCFs. Second, we believe that, if ver-
tical movement of the tremor source affected dv/v by changing theFig. 6. Evidence for the positive correlation between dv/v and radial tilt. (A) Example of period in 2014 when radial tilt and dv/v track each other closely (gray-green
bar as in Fig. 5B). (B) Histogram of the correlation coefficients calculated between radial tilt and dv/v for 30-day moving windows with an overlap of 6 days over the whole
time period, as shown in Fig. 5B.7 of 11
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 relative path lengths between the source and stations, which would
be relevant if body waves make up a significant part of the NCF
(42), we would measure the opposite trend in dv/v. Let us consider
a pair of stations on the surface and limiting cases of the tremor
source at the surface and infinite depth. The differential interstation dis-
tance (see Materials and Methods) is at a maximum when the tremor
source is at the surface and tends to zero for a tremor source getting
infinitely deep. Therefore, shallow and deep tremor sources correspond
to measurements of the slowest seismic velocity and an infinitely fast
seismic velocity, respectively. This trend is opposite to the measured
trend of faster velocity at a higher elevation of the lava lake (that is, a
shallow tremor source). We thus conclude that our measurements of
dv/v reflect real changes in seismic velocity and are not spuriously
produced by vertical movement of the tremor source in the conduit.
The result of dv/v correlating with radial tilt is consistent when
measured at different time lags in the NCFs, when using a window
length of at least 20 s on both sides of the NCFs and when averaged
over many pairs. Given that some stations lie in the inner region of
strain suggested in our model, one might expect to measure a dv/v
time series that negatively correlates with radial tilt using theseDonaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017stations. Further, the magnitude of strain change is greater within
the inner region than in the outer, so we suggest testing this theory
at other volcanoes with a shallow deformation source. However, we
do not find this negative correlation at Kīlauea and we suggest the
following two reasons for this. First, we believe that the coda of the
NCFs is sensitive to a wide area extending outside the inner region
of strain because of scattering of the seismic waves. It is difficult to
avoid measuring the coda; limiting measurements to the early
ballistic arrivals means that a short window length for the frequency
of study must be used, and we then measure a noisy time series. We
further note that the area of extension at the surface is also under-
going compression at depth (for an inflation, see Fig. 7C). Therefore,
even phases—probably surface waves, as suggested above—traveling
in the region of near-surface extension could be sensitive to the com-
pression at depth (Fig. 7D). Second, if we limit our average of dv/v to
the stations closest to the source, there are very few pairs. We find
that time series become much noisier when the number of pairs de-
creases, and ideally, a minimum of ~40 pairs is needed. However,
when we include more stations to increase the number of pairs,
we start to sample the outer strain region.−2
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 Because the long-term trends of radial tilt and dv/v are oppo-
sitely correlated to those in the short term, the same mechanism
cannot be at play. The source of long-term inflation could be
deeper than the HMMR, and so a greater area of extensional strain
would exist at the surface. If the summit reservoir at 3- to 5-km
depth (7) inflates, then extension could be seen over an area with
a radius as large as 7 km. Another suggestion is that inflation of the
summit could be accompanied by an increase in the presence of
magma and/or hydrothermal fluids within the pore spaces of the
summit (43). It is also possible that the seaward motion of Kīlauea’s
south flank results in crust relaxation and opening of the pore
space. Flank movement has been suggested to account for a velocity
drop measured at Piton de la Fournaise before an eruption in April
2007 (44).
To our knowledge, we have shown for the first time a consistent
correlation between a daily time series of relative velocity, dv/v, and
daily surface deformation measurements. Having a reliable record of
dv/v at this time scale is an important step forward in terms of
volcano monitoring with noise interferometry. This result also pro-
vides an opportunity to understand better the dominant mechanism
controlling the seismic velocities at volcanoes, which has been diffi-
cult in previous work, particularly during intereruptive periods. The
clear link with deformation associated with DI events suggests that
pressurization of the shallow reservoir at Kīlauea summit is also
affecting seismic velocity across the summit region. o
n
 Septem
ber 18, 2017
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Seismic network
The seismometers used in this study are maintained by the Hawaiian
Volcano Observatory, U.S. Geological Survey. Twenty-seven instruments
around Kīlauea summit were used: 16 broadband and 11 short-
period instruments. All stations mentioned in this paper are broad-
band: PAUD (T120, 120-s corner), RIMD (T120, 120-s corner), and
UWE (STS2, 120-s corner).
Seismic noise interferometry to measure dv/v
We used the freely available program MSNoise to measure dv/v (45).
The data were stored in day-long, 100-Hz miniSEED files. Only ver-
tical components were used. The data from each station were pre-
processed individually. An initial bandpass was applied (0.01 to
8.0 Hz), and the waveforms were demeaned, tapered, and down-
sampled to 20 Hz. The waveforms were then temporally normalized
(by clipping at the root mean square multiplied by 1.5) and spectral-
ly whitened in 30-min windows (46).
NCFs were calculated for every pair in the network in 30-min
windows for time lags of ±120 s. The NCFs were stacked for each
day, and then the daily NCFs were stacked over 3-day moving
windows. A reference NCF was also calculated for each pair by
stacking the daily NCFs over the whole period.
The Moving-Window Cross-Spectral (MWCS) method, also
known as the doublet method, was used to measure the dephasing
between the NCF and the reference NCF through time (47). The
MWCSmethod works in the frequency domain and measures a delay
time (dt) at different lag times (t) in the current NCF, relative to the
reference NCF. Only points with an error of less than 0.1 s, a
coherence of more than 0.65 and a dt of less than 0.1 s were accepted.
A weighted linear regression was calculated in a 30-s window in the
NCF to calculate dt/t. The minimum time lag of this window wasDonaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017chosen by dividing the differential interstation distance from the
tremor source by a velocity of 0.8 km/s. The differential interstation
distance from the source for a pair A-B refers to
distanceðsource→AÞ  distanceðsource→BÞ
This is shown diagrammatically in the Supplementary Materials.
This distance is required because the source of seismic energy is not
external and isotropic to the network. A velocity of 0.8 km/s—slower
than the ballistic arrivals in the NCF—allows measurement of the
coda of the waves. This technique was originally used in earthquake
coda interferometry (12). Then, the relative velocity change was
calculated using
dv
v
¼  dt
t
ð1Þ
assuming a homogeneous relative velocity change (30). We averaged
dv/v for the closest 22 stations from the source (231 pairs). We re-
jected a pair’s results for a day if the error from the linear regression
of dt against t is greater than 0.01%.
It is possible to spuriouslymeasure apparent dv/v variations because
of a change in frequency content of the noise source (48) using the
“stretching technique” (11). The MWCS method, in contrast, is theo-
retically relatively unaffected by this problem because the amplitude
spectrum and phase spectrum are separated before making the
measurements. Further discussion of possible changes in frequency
content affecting the measurement of dv/v can be found in the Sup-
plementary Materials.
Tremor source location method
The NCFs are asymmetrical because the noise wave field is not iso-
tropic, but it mainly originates in one location. We exploit this fact
to locate the noise source, following the method of Ballmer et al.
(17). We constructed a 0.005° (c. 500 m) geographical grid and
considered each point to be a potential source location. Arrival times
were estimated in the NCFs for each pair of stations for each grid
point, assuming a lateral propagation velocity of 1 km/s. By testing
velocities of 0.5 to 3.3 km/s, we find that the estimate of source location
is relatively insensitive to the assumed velocity. The total absolute am-
plitudes in 4-s windows around the expected arrival times in the NCFs
(using the differential interstation distance) for each pair were added
together. This then represents the likelihood of the source being
located at that grid point. The estimate of source location in Fig. 4
was calculated from the reference NCFs for all the pairs.
Strain modeling
Strain modeling used routines from the freely available package
Coulomb 3.3 (49, 50). Depth sensitivity kernels were calculated with
the program surf96 (51) and published velocity models (38, 39).SUPPLEMENTARY MATERIALS
Supplementary material for this article is available at http://advances.sciencemag.org/cgi/
content/full/3/6/e1700219/DC1
Differential interstation distance from source
Coda arrivals in NCFs
Two reference functions
Expected change in dv/v from strain data
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fig. S1. Explanation of differential interstation distance from source.
fig. S2. Decay of coherent coda wave arrivals in the NCFs.
fig. S3. Results when using two reference functions.
fig. S4. Detailed view of frequency content of the volcanic tremor source and dv/v.
fig. S5. Comparison of dv/v with 0.33- to 1-Hz and 0.1- to 0.3-Hz filters.
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seismicity. o
n
 Septem
ber 18, 2017
http://advances.sciencem
ag.org/
D
ow
nloaded from
 REFERENCES AND NOTES
1. F. Brenguier, N. M. Shapiro, M. Campillo, V. Ferrazzini, Z. Duputel, O. Coutant,
A. Nercessian, Towards forecasting volcanic eruptions using seismic noise. Nat. Geosci.
1, 126–130 (2008).
2. Z. Duputel, V. Ferrazzini, F. Brenguier, N. Shapiro, M. Campillo, A. Nercessian, Real time
monitoring of relative velocity changes using ambient seismic noise at the Piton
de la Fournaise volcano (La Réunion) from January 2006 to June 2007. J. Volcanol.
Geotherm. Res. 184, 164–173 (2009).
3. A. Obermann, T. Planès, E. Larose, M. Campillo, Imaging preeruptive and coeruptive
structural and mechanical changes of a volcano with ambient seismic noise. J. Geophys.
Res. Solid Earth 118, 6285–6294 (2013).
4. F. Brenguier, M. Campillo, T. Takeda, Y. Aoki, N. M. Shapiro, X. Briand, K. Emoto, H. Miyake,
Mapping pressurized volcanic fluids from induced crustal seismic velocity drops. Science
345, 80–82 (2014).
5. D. Rivet, F. Brenguier, D. Clarke, N. M. Shapiro, A. Peltier, Long‐term dynamics of Piton de
la Fournaise volcano from 13 years of seismic velocity change measurements and GPS
observations. J. Geophys. Res. Solid Earth 119, 7654–7666 (2014).
6. D. Wilson, T. Elias, T. Orr, M. Patrick, J. Sutton, D. Swanson, Small explosion from new vent
at Kilauea’s summit. Eos Trans. AGU 89, 203 (2008).
7. M. P. Poland, A. Miklius, E. K. Montgomery-Brown, Magma supply, storage, and transport
at shield-stage Hawaiian volcanoes, in Characteristics of Hawaiian Volcanoes, M. P. Poland,
T. J. Takahashi, C. M. Landowski, Eds. (U.S. Geological Survey Professional Paper 1801, U.S.
Geological Survey, 2014), pp. 179–234.
8. K. R. Anderson, M. P. Poland, J. H. Johnson, A. Miklius, Episodic deflation–inflation events
at Kīlauea Volcano and implications for the shallow magma system, in Hawaiian
Volcanoes: From Source to Surface, R. Carey, V. Cayol, M. Poland, D. Weis, Eds.
(John Wiley & Sons Inc., 2015).
9. M. R. Patrick, K. R. Anderson, M. P. Poland, T. R. Orr, D. A. Swanson, Lava lake level as a
gauge of magma reservoir pressure and eruptive hazard. Geology 43, 831–834 (2015).
10. M. R. Patrick, T. Orr, D. A. Swanson, E. Lev, Shallow and deep controls on lava lake surface
motion at Kīlauea Volcano. J. Volcanol. Geotherm. Res. 328, 247–261 (2016).
11. C. Sens-Schönfelder, U. Wegler, Passive image interferometry and seasonal variations of
seismic velocities at Merapi Volcano, Indonesia. Geophys. Res. Lett. 33, L21302 (2006).
12. G. Poupinet, W. L. Ellsworth, J. Frechet, Monitoring velocity variations in the crust
using earthquake doublets: An application to the Calaveras Fault, California. J. Geophys.
Res. Solid Earth 89, 5719–5731 (1984).
13. M. Campillo, A. Paul, Long-range correlations in the diffuse seismic coda. Science 299,
547–549 (2003).
14. C. Hadziioannou, E. Larose, O. Coutant, P. Roux, M. Campillo, Stability of monitoring
weak changes in multiply scattering media with ambient noise correlation: Laboratory
experiments. J. Acoust. Soc. Am. 125, 3688–3695 (2009).
15. R. Weaver, B. Froment, On the correlation of non-isotropically distributed ballistic scalar
diffuse waves. J. Acoust. Soc. Am. 126, 1817–1826 (2009).
16. A. Colombi, J. Chaput, F. Brenguier, G. Hillers, P. Roux, M. Campillo, On the temporal
stability of the coda of ambient noise correlations. C. R. Geosci. 346, 307–316 (2014).
17. S. Ballmer, C. J. Wolfe, P. G. Okubo, M. M. Haney, C. H. Thurber, Ambient seismic
noise interferometry in Hawai’i reveals long-range observability of volcanic tremor.
Geophys. J. Int. 194, 512–523 (2013).
18. D. Fee, M. Garcés, M. Patrick, B. Chouet, P. Dawson, D. Swanson, Infrasonic harmonic
tremor and degassing bursts from Halema’uma’u Crater, Kilauea Volcano, Hawaii.
J. Geophys. Res. Solid Earth 115, B11316 (2010).
19. M. Patrick, D. Wilson, D. Fee, T. Orr, D. Swanson, Shallow degassing events as a trigger
for very-long-period seismicity at Kīlauea Volcano, Hawai‘i. Bull. Volcanol. 73,
1179–1186 (2011).
20. P. A. Nadeau, C. A. Werner, G. P. Waite, S. A. Carn, I. D. Brewer, T. Elias, A. J. Sutton, C. Kern,
Using SO2 camera imagery and seismicity to examine degassing and gas accumulation
at Kīlauea Volcano, May 2010. J. Volcanol. Geotherm. Res. 300, 70–80 (2015).
21. M. R. Patrick, T. Orr, A. J. Sutton, E. Lev, W. Thelen, D. Fee, Shallowly driven fluctuations
in lava lake outgassing (gas pistoning), Kīlauea Volcano. Earth Planet. Sci. Lett. 433,
326–338 (2016).Donaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 201722. J. P. Kauahikaua, The 2014 annual report for the Hawaiian volcano observatory (USGS
Scientific Investigations Report 2016-5059, U.S. Geological Survey, 2016).
23. M. P. Poland, D. Carbone, Insights into shallow magmatic processes at Kīlauea Volcano,
Hawaiʻi, from a multiyear continuous gravity time series. J. Geophys. Res. Solid Earth
121, 5477–5492 (2016).
24. R. J. O’Connell, B. Budiansky, Seismic velocities in dry and saturated cracked solids.
J. Geophys. Res. 79, 5412–5426 (1974).
25. N. L. Bennington, M. Haney, S. De Angelis, C. H. Thurber, J. Freymueller, Monitoring
changes in seismic velocity related to an ongoing rapid inflation event at Okmok
volcano, Alaska. J. Geophys. Res. Solid Earth 120, 5664–5676 (2015).
26. J.-F. Lénat, P. Bachèlery, A. Peltier, The interplay between collapse structures,
hydrothermal systems, and magma intrusions: The case of the central area of Piton de la
Fournaise volcano. Bull. Volcanol. 74, 407–421 (2012).
27. C. Caudron, T. Lecocq, D. K. Syahbana, W. McCausland, A. Watlet, T. Camelbeeck,
A. Bernard, Stress and mass changes at a “wet” volcano: Example during the 2011–2012
volcanic unrest at Kawah Ijen volcano (Indonesia). J. Geophys. Res. Solid Earth 120,
5117–5134 (2015).
28. A. Budi-Santoso, P. Lesage, Velocity variations associated with the large 2010 eruption
of Merapi volcano, Java, retrieved from seismic multiplets and ambient noise cross-
correlation. Geophys. J. Int. 206, 221–240 (2016).
29. T. Anggono, T. Nishimura, H. Sato, H. Ueda, M. Ukawa, Spatio-temporal changes in
seismic velocity associated with the 2000 activity of Miyakejima volcano as inferred from
cross-correlation analyses of ambient noise. J. Volcanol. Geotherm. Res. 247–248,
93–107 (2012).
30. A. Ratdomopurbo, G. Poupinet, Monitoring a temporal change of seismic velocity in a
volcano: Application to the 1992 eruption of Mt. Merapi (Indonesia). Geophys. Res. Lett.
22, 775–778 (1995).
31. U. Wegler, B.-G. Lühr, R. Snieder, A. Ratdomopurbo, Increase of shear wave velocity
before the 1998 eruption of Merapi volcano (Indonesia). Geophys. Res. Lett. 33,
L09303 (2006).
32. A. J. Hotovec-Ellis, J. Gomberg, J. E. Vidale, K. C. Creager, A continuous record of
intereruption velocity change at Mount St. Helens from coda wave interferometry.
J. Geophys. Res. Solid Earth 119, 2199–2214 (2014).
33. A. J. Hotovec-Ellis, J. E. Vidale, J. Gomberg, W. Thelen, S. C. Moran, Changes in seismic
velocity during the first 14 months of the 2004–2008 eruption of Mount St. Helens,
Washington. J. Geophys. Res. Solid Earth 120, 6226–6240 (2015).
34. T. Hirose, H. Nakahara, T. Nishimura, Combined use of repeated active shots and
ambient noise to detect temporal changes in seismic velocity: Application to Sakurajima
volcano, Japan. Earth Planets Space 69, 42 (2017).
35. M. Lisowski, in Volcano Deformation: Geodetic Monitoring Techniques, D. Dzurisin, Ed.
(Springer Praxis Books, 2006), pp. 279–304.
36. D. J. Johnson, A. A. Eggers, M. Bagnardi, M. Battaglia, M. P. Poland, A. Miklius, Shallow
magma accumulation at Kīlauea Volcano, Hawai‘i, revealed by microgravity surveys.
Geology 38, 1139–1142 (2010).
37. G. Zhai, M. Shirzaei, Spatiotemporal model of Kīlauea’s summit magmatic system inferred
from InSAR time series and geometry‐free time‐dependent source inversion. J. Geophys.
Res. Solid Earth 121, 5425–5446 (2016).
38. F. W. Klein, A linear gradient crustal model for south Hawaii. Bull. Seismol. Soc. Am.
71, 1503–1510 (1981).
39. F. Brenguier, N. M. Shapiro, M. Campillo, A. Nercessian, V. Ferrazzini, 3-D surface wave
tomography of the Piton de la Fournaise volcano using seismic noise correlations.
Geophys. Res. Lett. 34, L02305 (2007).
40. J.-F. Lénat, P. Bachèlery, O. Merle, Anatomy of Piton de la Fournaise volcano (La Réunion,
Indian Ocean). Bull. Volcanol. 74, 1945–1961 (2012).
41. D. Rivet, M. Campillo, N. M. Shapiro, V. Cruz‐Atienza, M. Radiguet, N. Cotte, V. Kostoglodov,
Seismic evidence of nonlinear crustal deformation during a large slow slip event in
Mexico. Geophys. Res. Lett. 38, L08308 (2011).
42. A. Obermann, T. Planès, E. Larose, C. Sens-Schönfelder, M. Campillo, Depth sensitivity
of seismic coda waves to velocity perturbations in an elastic heterogeneous medium.
Geophys. J. Int. 194, 372–382 (2013).
43. J. Nakajima, A. Hasegawa, Tomographic imaging of seismic velocity structure in and
around the Onikobe volcanic area, northeastern Japan: Implications for fluid distribution.
J. Volcanol. Geotherm. Res. 127, 1–18 (2003).
44. D. Clarke, F. Brenguier, J.-L. Froger, N. M. Shapiro, A. Peltier, T. Staudacher, Timing of a
large volcanic flank movement at Piton de la Fournaise Volcano using noise-based
seismic monitoring and ground deformation measurements. Geophys. J. Int. 195,
1131–1140 (2013).
45. T. Lecocq, C. Caudron, F. Brenguier, MSNoise, a python package for monitoring
seismic velocity changes using ambient seismic noise. Seismol. Res. Lett. 85, 715–726
(2014).
46. G. D. Bensen, M. H. Ritzwoller, M. P. Barmin, A. L. Levshin, F. Lin, M. P. Moschetti,
N. M. Shapiro, Y. Yang, Processing seismic ambient noise data to obtain reliable10 of 11
SC I ENCE ADVANCES | R E S EARCH ART I C L E
D
owbroad-band surface wave dispersion measurements. Geophys. J. Int. 169, 1239–1260
(2007).
47. D. Clarke, L. Zaccarelli, N. M. Shapiro, F. Brenguier, Assessment of resolution and accuracy
of the Moving Window Cross Spectral technique for monitoring crustal temporal
variations using ambient seismic noise. Geophys. J. Int. 186, 867–882 (2011).
48. Z. Zhan, V. C. Tsai, R. W. Clayton, Spurious velocity changes caused by temporal variations
in ambient noise frequency content. Geophys. J. Int. 194, 1574–1581 (2013).
49. S. Toda, R. S. Stein, K. Richards-Dinger, S. B. Bozkurt, Forecasting the evolution of seismicity
in southern California: Animations built on earthquake stress transfer. J. Geophys. Res.
Solid Earth 110, B05S16 (2005).
50. J. Lin, R. S. Stein, Stress triggering in thrust and subduction earthquakes and stress
interaction between the southern San Andreas and nearby thrust and strike-slip faults.
J. Geophys. Res. Solid Earth 109, B02303 (2004).
51. R. B. Herrmann, C. J. Ammon, Computer programs in seismology: Surface waves, receiver
functions and crustal structure (version 3.30, Saint Louis University, 2004), pp. 1081–1088;
www.eas.slu.edu/eqc/eqccps.html.
Acknowledgments: We thank the Hawaiian Volcano Observatory staff for the collection
of data in this study. We thank J. Johnson, K. Anderson, and T. Lecocq for helpful conversations
about this work and M. Patrick for sending data used in Fig. 2. We also thank F. Brenguier,
Z. Spica, I. A. Johanson, and an anonymous reviewer for useful reviews. Funding: The work
was funded by graduate studentships from the Natural Environment Research CouncilDonaldson et al., Sci. Adv. 2017;3 : e1700219 28 June 2017(NE/L002507/1 and NE/K500884/1 for C.D. and R.G.G., respectively) and Department of Earth
Sciences, University of Cambridge (contribution number ESC3863). C.C. acknowledges a
Wiener-Anspach postdoctoral fellowship and an F.R.S.-FNRS Chargé de Recherches/Université
Libre de Bruxelles fellowship. The U.S. alumnae of Newnham College, Cambridge awarded
a travel grant. Author contributions: C.D. did the analysis for this study. All authors
contributed to interpretation and preparation of the manuscript. Competing interests: The
authors declare that they have no competing interests. Data and materials availability: All
data needed to evaluate the conclusions in the paper are present in the paper and/or the
Supplementary Materials. Additional data related to this paper may be requested from the
authors. Earthquake information from this article can be found in the Comprehensive Catalog
(ComCat). Station locations and continuous seismic data can be found at the Incorporated
Research Institutions for Seismology metadata aggregator (https://ds.iris.edu). Tilt data are
available at ScienceBase with the following doi: https://doi.org/10.5066/F7FF3QKK.Submitted 20 January 2017
Accepted 18 May 2017
Published 28 June 2017
10.1126/sciadv.1700219
Citation: C. Donaldson, C. Caudron, R. G. Green, W. A. Thelen, R. S. White, Relative seismic
velocity variations correlate with deformation at Kīlauea volcano. Sci. Adv. 3, e1700219 (2017).nlo11 of 11
 o
n
 Septem
ber 18, 2017
http://advances.sciencem
ag.org/
aded from
 
Relative seismic velocity variations correlate with deformation at Kilauea volcano
Clare Donaldson, Corentin Caudron, Robert G. Green, Weston A. Thelen and Robert S. White
DOI: 10.1126/sciadv.1700219
 (6), e1700219.3Sci Adv 
ARTICLE TOOLS http://advances.sciencemag.org/content/3/6/e1700219
MATERIALS
SUPPLEMENTARY http://advances.sciencemag.org/content/suppl/2017/06/26/3.6.e1700219.DC1
REFERENCES
http://advances.sciencemag.org/content/3/6/e1700219#BIBL
This article cites 46 articles, 5 of which you can access for free
PERMISSIONS http://www.sciencemag.org/help/reprints-and-permissions
Terms of ServiceUse of this article is subject to the 
registered trademark of AAAS.
is aScience Advances Association for the Advancement of Science. No claim to original U.S. Government Works. The title 
York Avenue NW, Washington, DC 20005. 2017 © The Authors, some rights reserved; exclusive licensee American 
(ISSN 2375-2548) is published by the American Association for the Advancement of Science, 1200 NewScience Advances 
 o
n
 Septem
ber 18, 2017
http://advances.sciencem
ag.org/
D
ow
nloaded from
 
